Abstract: A lack of trust in Energy Service Company (ESCo) is the most critical factor affecting the development of Energy Performance Contracting (EPC) in China, compared with other constraints. One cannot easily estimate the energy-saving performance of an EPC project. Under that condition, lack of trust may cause the Energy-Consuming Unit (ECU) to suspect the energy-saving performance promised by the ESCo, thus leaving potentially profitable projects without necessary funding. Currently, specific studies taking an across-projects viewpoint on annual energy-saving performance of EPC projects in multiple subsectors, objectively and quantitatively, are lacking. This paper studies the regression relationships of annual energy-saving quantity in terms of revamping cost and the regression relationships of annual cost saving in terms of revamping cost. The regression results show that there are statistically significant correlations in the above relationships in the nine subsectors investigated. This is significant for ESCos and ECUs, because knowledge on energy-saving performance could contribute to EPC investment decisions and trust relationships between ESCos and ECUs. Then, a multiple linear regression model of revamping cost is set up to analyze its influencing factors. The model indicates that the subsector the sample belongs to, financing, registered capital of the ESCo, and contract period have significant effects on revamping cost. Thus, policy implications regarding innovation of EE promotion technology, clarifying ESCos' exit mechanism, innovation of financing mechanism, and improving the market credit environment for promoting investment in EPC projects, are provided.
Introduction
In 2016, energy consumption of China's GDP of 10,000 CNY fell by 5.0% [1] , and it was 0.675 tce/10,000 CNY at 2010 constant prices (tce is the abbreviation of ton of standard coal equivalent). However, China's energy intensity still ranked ninth in the world that year [2] . In fact, the Law of the People's Republic of China on Conserving Energy was enacted as early as 1997, requiring improvements in the exploitation, processing, conversion, transmission, and supply of energy, so as to gradually raise the efficiency of energy utilization and promote the development of the national economy in an energy-efficient manner [3] . In addition, from the Eleventh Five-Year Plan for Energy Development in 2007, all previous Five-Year Plans for Energy Development require national goals for energy efficiency (EE) promotion [4] [5] [6] . If the latest plan is achieved, by 2020, energy consumption per unit of GDP in 2020 will be 15% lower than in 2015 [6] . The decline in energy intensity needs Profit expectation is the power source of EPC. In the EPC mechanism, what an ESCo sells is no longer a specific product or technology, but a specific energy-saving performance service. Its purpose is to sell energy-saving quantity to ECUs [20] . One cannot easily estimate the energy-saving performance of an EPC project, because that does not occur in the project development phase. Under that condition, lack of trust may cause the ECU to suspect the energy-saving performance promised by the ESCo, thus leaving potentially profitable projects without necessary funding. It might be interpreted that one of the main obstacles to developing EE projects is ECUs' lack of information on energy-saving quantity [21, 22] . Energy performance estimation plays an essential role in the success of an EPC project for the owner and the ESCo, and several factors are involved that affect the real energy performance, including the EE investment, the energy-saving amount, and the energy market prices [23] .
There are existing studies focusing on energy saving quantity of EPC projects. For example, Lee et al. [24] present a probabilistic approach to estimating a range of possible energy savings with the associated confidence levels for chiller replacement in existing buildings, taking into account the annual variations in the influential parameters affecting energy savings. Lu et al. [25] incorporate renters' rebound effect, and investigate the impact that major variables have on the rebound effect to predict more accurate energy saving amounts and design proper retrofitting contracts of EPC. Walter et al. [21] develop a multivariate linear regression model with numerical predictors (e.g., operating hours) and categorical indicator variables (e.g., climate zone) to predict energy use intensity. The model quantifies the contribution of building characteristics and systems to energy use, and the study uses it to infer the expected savings when modifying particular equipment [21] . Meanwhile, there are many studies on energy cost saving of EPC projects or energy efficiency programs [23, 26, 27] . However, specific studies taking an across-projects viewpoint on estimation of annual energy-saving quantity and annual cost saving in multiple subsectors (e.g., machinery manufacture subsector, chemical subsector, light subsector, coal subsector, building materials subsector, power subsector, metallurgical subsector, building subsector, public facilities subsector) objectively and quantitatively are lacking, and a cost-effective method is needed. This is significant for ESCos and ECUs because knowledge on energy-saving performance could contribute to EPC investment decisions and trust relationships between them, which contribute to promotion of EPC project investment in the public and private sectors. At present, the estimation of annual energy-saving quantity and annual cost saving of EPC projects stays at the operating level of each project, lacking a systematic summary. This paper tries to fill this void.
Before signing an EPC contract, an ESCo first performs EE diagnosis, and then, the EE promotion scheme is determined based on the same kind of facilities at the advanced level of energy consumption. Only by these preparations can the ESCo estimate the investment amount corresponding to the scheme and the energy-saving performance (mainly annual energy-saving quantity and annual cost saving in this paper) generated by the project. Since different EPC projects take different risks and adopt different technologies, there are great differences in energy-saving performance. Projects with higher reference standards (usually with higher investment) generally have better energy-saving performance. This paper uses the ESCo Committee of China Energy Conservation Association's (EMCA's) statistical data on 205 EPC projects, running from 2011 to 2016, to study the relationships of annual energy-saving quantity in terms of revamping cost, and the relationships of annual cost saving in terms of revamping cost by the linear regression method. The regression results show that revamping cost of EPC projects in most subsectors has the diseconomy of scale, and there are statistically significant correlations of the above relationships. As a result, ESCos and ECUs can calculate annual energy-saving performance in terms of revamping cost according to the subsector which the project belongs to.
Further, the multiple linear regression method is used to analyze the influencing factors of EPC revamping cost. It finds that the sector the sample belongs to, financing, the registered capital of the ESCo, and the contract period have a significant impact on revamping cost, while the impacts of registered capital of the ECU, fiscal incentive, and tax preference on revamping cost are not obvious. Therefore, in order to promote EPC investment, it is suggested that ESCos should innovate EE promotion technology and push forward transformation contents from single equipment, single project to energy system optimization and regional EE promotion, and should integrate upstream and downstream resources to enhance the competitive ability. Moreover, the government should innovate effective financing mechanisms and create an environment for both sides of EPC projects to sign long-term contracts. Policy implications are provided accordingly. These policy implications are of great referential significance, particularly, it is of reference and actual meaning to countries whose market for EPC needs further development. Taking China as an example, although the potential of the EPC market is huge, and the momentum of policy promotion is great, most newly established ESCos have weak financial strength and poor financing ability, which has led to a bottleneck in recent years' investment in EPC. Thus, it is important to provide low cost of capital for ESCos, so that greater potential of energy efficiency can be reached through EPC projects. Therefore, policy making in China should be changed from providing financial incentive or tax preference to providing a good financing environment.
Data of Annual Energy-Saving Performance

Data Sources
Supported by the Chinese government, the World Bank, and the Global Environment Facility, EMCA is an organization of energy-saving service industry associations committed to promoting the EPC mechanism and to fostering and leading the development of an energy-saving service industry in China. It guides the development of EPC industry based on the following six major platforms: communication and cooperation platform, research and consultant platform, capability building platform, international exchange platform, investing and financing consultation platform, information dissemination platform. Since its establishment in 2003, EMCA, which cooperates with responsible government departments, has participated in various studies, and composed the EPC industry development report (e.g., EPC Industry Development Report (2011) (2012) (2013) (2014) (2015) [28] ) and energy performance contracting cases (e.g., Energy Performance Contracting Cases (2011-2015) [29] ). This paper uses contract information from 205 EPC projects from Energy Performance Contracting Cases (2011-2015) [29] and research on typical projects in 2016 by EMCA. Nearly all contracts selected in this study contain the following information: These projects were selected because (1) EMCA clearly points out that these typical projects are strongly representative and reproducible, with obvious energy-saving effect and reasonable return on investment, suitable for promotion in the related subsectors [29] , and (2) other than EMCA, there are few national data sources about EPC projects. This contract information provides opportunities for the development of models that use empirical data to estimate annual energy saving quantity and annual cost saving of EPC projects according to revamping cost. Meanwhile, this study could conduct a multiple linear regression analysis to find out the influencing factors of EPC revamping cost.
Descriptive Statistics
Except for one sample in the electronic information and communication subsector (this study rejects it), EMCA classified the samples into industry, building, and public facilities sectors, and subdivided them into nine subsectors: machinery manufacture, chemical, light, coal, building materials, power, metallurgical, building, and public facilities (Table 1) . Machinery manufacture Includes only the processes (e.g., industrial lighting system transformation, waste heat utilization of compressors).
Light
Includes only the processes.
Building
Building subsector Includes only the infrastructure (e.g., upgrading elevators, reconstruction of building envelopes).
Public Facilities Public facilities subsector
Includes the processes (e.g., industrial waste heat recovery) or the infrastructure (e.g., lighting system transformation, optimization of central heating pipe networks) as well.
Among them, the largest number of samples are in the industry sector, with 136 samples, including 42 samples in the metallurgical subsector, 14 samples in the chemical subsector, 14 samples in the coal subsector, 14 samples in the building materials subsector, 25 samples in the power subsector, 15 samples in the machinery manufacture subsector, and 12 samples in the light subsector. There were 47 samples in the building industry. There were the fewest samples in the public facilities industry, with only 21. The subsector distribution of samples is shown in Figure 2 . EE promotion of the samples in the nine subsectors covers 83 technologies, shown in Table 2 , including motor modification; heating, ventilation, and air-conditioning (HVAC) reconstruction; lighting system transformation; and launching new energy monitoring and management systems. To get the energy-saving law of each kind of technology, ideally, studied samples should be classified based on the EE enhancement technology used. However, this paper studies the estimation of annual energy-saving performance based on the nine subsectors described above. This is because (1) the number of samples in the classified subsector is too small, based on EE promotion technology (an average of 2.5 samples/technology in this paper), and (2) most of the samples use more than one EE promotion technology, so their energy-saving performance is from several technologies simultaneously. It is difficult to distinguish the contribution of each technology. 
Subsector
EE Promotion Technologies
Metallurgical
Dehumidification transformation of blast furnaces, motor modification, direct reduction of solid waste by rotary hearth furnaces, steam back-pressure power generation byproducts, reform of water pump systems, waste heat generation of electric stove low-temperature flue gas, substitution fuel oil for cold coal gas, retrofit of circulating water systems, recovery of waste heat from slag water, recovery of residual heat from slag steam, heating furnace reformation, power generation with sintering residual heat, sintering waste heat recovery, retrofit of dust removal systems, coal gas recovery, top gas recovery turbine power generation in blast furnaces, waste heat generation of flue gas from submerged arc furnaces, dry quenching waste heat power generation, cooling tower hydraulic fans, flue gas waste heat generation of electric furnaces, retrofit of compressed air systems, recovery of waste heat from dead steam in self-made power plants, lighting system transformation, cooling.
Chemical
Recovery of residual heat of reboiler solvent, heating furnace reformation, recovery of waste heat from high-temperature slag, boiler retrofit, cooling tower hydraulic fans, retrofit of compressed air systems, recovery of waste heat from hydrochloric acid furnaces, motor modification, hydrogen recovery and heat recovery in pure terephthalic acid projects, reformation of water pump systems, retrofit of circulating water systems, retrofit of airtight electric furnaces.
Coal
Transformation of static var generator in substations, cooling tower hydraulic fans, recovery of waste heat from flue gas of coke ovens, dry quenching and waste heat generation, motor modification, waste heat utilization of compressors, retrofit of gas blower systems, low-pressure steam pumps, reform of water pump systems, waste heat generation of calciners, energy monitoring and management systems.
The EE promotion content of the EPC project corresponds to a certain investment and energy-saving performance, so there is a certain relationship between investment and energy-saving performance. In general, the larger the annual energy-saving quantity of the unit investment, the higher the energy-saving performance of the EPC project. Figures 3-11 show bubble charts of samples in the nine subsectors. The horizontal axis represents revamping cost, the vertical axis represents annual energy-saving quantity, and the size of the bubble represents the annual energy-saving quantity of unit investment in a figure. It can be seen that most of the larger bubbles concentrate in areas with lower revamping cost, indicating a diseconomy of scale in EPC projects. Ten samples were removed from Figures 3-11 for two reasons. Reason 1: The revamping cost of four samples was too different from the others in the same subsector, far from the average level of the subsector. Considering regression analysis (below), eliminating these extreme values can make the regression results more stable and reliable. These four samples are as follows: (1) EE promotion technology of one sample in the chemical subsector is the retrofit of airtight electric furnaces, with an especially high revamping cost. (2) The same situation occurs in one sample in the coal subsector; its EE promotion technology depends on transformation of the coke-quenching process. (3) Another sample in the coal subsector adopts variable frequency modification of pump motors, and the modification scale is so huge that the revamping cost is very high. (4) One sample in the building subsector uses heat pump technology and chilled water storage technology. Since the building floor area is up to 4 million m 2 , the revamping cost is also very high.
Reason 2: There are six samples with only revamping cost data, without annual energy-saving quantity information.
Sample numbers in the subsectors, after elimination, are shown in Table 3 . In Section 3, the analysis of energy-saving quantity in terms of revamping cost and annual cost saving in terms of revamping cost is based on the numbers in Table 3 . Table 3 . Number of samples in the nine subsectors after elimination.
Subsector
Number of Samples 
Regression Analysis of Annual Energy-Saving Performance
As pointed out in Section 1, the annual energy-saving performance of an EPC project in this paper refers to the annual energy-saving quantity and annual cost saving. Thus, the relationships of annual energy-saving quantity in terms of revamping cost, and the relationships of annual cost saving in terms of revamping cost, are investigated in turn.3.1. Relationship of Annual Energy-Saving Quantity in Terms of Revamping Cost.
Relationship of Annual Energy-Saving Quantity in Terms of Revamping Cost
We set up a linear regression model of annual energy-saving quantity in terms of revamping cost of each subsector by SPSS22.0 software (Tongji University, Shanghai, China). The results of curve estimation are shown in Tables 4 and 5 . In addition, this paper explores ANOVA of the regression (see Appendix A).
According to Table 5 , there are significant correlations between annual energy-saving quantity and revamping cost in the nine subsectors, but there are big differences between the subsectors. This is mainly due to differences in the energy saving-potential of the subsectors; for example, the standard coal consumption rate of power supply in China is 40 gce/kWh more than the international advanced level (gce is the abbreviation of gram of standard coal equivalent); the comparable energy consumption per ton of steel in China is 20 kgce/t more than the international advanced level [30] ; the intensity of energy consumption for public buildings should be lowered to less than 24.6 kgce/m 2 , and for buildings in heating areas in the north, to less than 7.02 kgce/m 2 , in order to achieve the goal of controlling China's total energy consumption within 1100 million tce in 2020 [31] . Results of the curve estimation of EPC samples in all nine subsectors for energy-saving quantity in terms of revamping cost can be divided into the following four categories. There are power function relationships between revamping cost and annual energy-saving quantity in the light, building materials, metallurgical, building, and public facilities subsectors, i.e., the fitting functions are in accordance with the nature of concave functions. The estimated curves show that the annual energy-saving quantity in these five subsectors increases with increased revamping cost, but the amount of increase decreases. That is to say, the scale between revamping cost and annual energy-saving quantity is diseconomy.
Equation (1) shows the relationship between revamping cost and annual energy-saving quantity of the samples in the light subsector. Average annual energy-saving quantity per unit investment of the 12 samples can be expressed as (Q/I) ave = q = 6.4 (q is average annual energy-saving quantity of unit investment; Q is annual energy-saving quantity (tce); I is revamping cost (10,000 CNY)).
where Q li is annual energy-saving quantity of the samples in the light subsector (tce) and I li is revamping cost of the samples in the light subsector (10,000 CNY).
Equation (2) shows the relationship between revamping cost and annual energy-saving quantity of the samples in the building materials subsector. The average annual energy-saving quantity of unit investment of the 13 samples in the subsector is q = 3.4.
where Q bm is annual energy-saving quantity of the samples in the building materials subsector (tce) and I bm is revamping cost of the samples in the building materials subsector (10,000 CNY). The relationship in the metallurgical subsector can be expressed as Equation (3). Its q is 6.8, while three samples have Q/I = q < 1.0 (q is annual energy-saving quantity of unit investment), and other samples have relatively smaller q values, resulting in diminishing marginal annual energy-saving quantity. Direct reduction of solid waste by rotary hearth furnace technology, lithium bromide and screw mechanism cooling technology, and dry quenching waste heat power generation technology, respectively, are used in these three samples, so revamping costs are all high.
where Q me is annual energy-saving quantity of the samples in the metallurgical subsector (tce) and I me is revamping cost of the samples in the metallurgical subsector (10,000 CNY). Equation (4) shows the relationship between revamping cost and annual energy-saving quantity of the samples in the building industry. Its q is 2.1, while two samples have q < 1.0, including one sample with a renovated heating and cooling system, and other samples with renovated building envelopes, cooling systems, lighting systems, and power distribution systems. As the revamping costs are both high, these two samples adopt the energy expenses entrusted contract model and guaranteed savings contract model, respectively, to ensure investment recovery for ESCos. On the contrary, there is one sample with q = 18.5. Intelligent stable pressure and energy-saving water supply equipment are added to it, with revamping cost of only 42,000 CNY. Its energy performance is remarkably higher relative to revamping cost, so the ESCo's share of the contract is smaller.
where Q bu is annual energy-saving quantity of the samples in the building subsector (tce), and I bu is the revamping cost of the samples in the building subsector (10,000 CNY). The relationship in the public facilities subsector can be expressed as Equation (5), with q = 4.6. Among them, there are 11 lighting system transformation samples (apart from advertising lamp box transformation of one sample, the rest are reconstruction of road lighting systems). Average annual energy-saving quantity of unit investment of these samples is q = 1.2, demonstrating that the revamping cost of the lighting system was still high in 2011-2016 relative to annual energy-saving quantity. The other 8 samples among the 20 samples use heating system reconstruction or optimization of heating network, including one sample with q = 31.3 (its transformation technology is heating according to area, time, and temperature; secondary piping network balance optimization; optimization of heat exchange station and primary piping network). Transformation technology of the remaining one sample are cooling and ventilation transformation, and building new energy monitoring and management systems, with q = 0.6. The number of samples in the public facilities subsector is not large, but the subsector covers many subclass samples, such as lighting system transformation, heating network optimization, and ventilation and air-conditioning system transformation, thus becoming a "super subsector." So R 2 of this subsector in Table 5 is only 0.382, which is the lowest among the nine subsectors.
where Q p f is annual energy-saving quantity of the samples in the public facilities subsector (tce) and I p f is revamping cost of the samples in the public facilities subsector (10,000 CNY).
Chemical Subsector
The relationship in the chemical subsector can be expressed as Equation (6) . Its q is 11.0, while there is one sample with q = 64.3. It adopts waste heat recovery technology of high-temperature slag, so its revamping cost is small, and annual energy-saving quantity is large.
where Q ch is annual energy saving quantity of the samples in the chemical subsector (tce) and I ch is revamping cost of the samples in the chemical subsector (10,000 CNY).
Coal Subsector
The relationship in the coal subsector can be expressed as Equation (7), with q = 4.6. When revamping cost I ∈ (0, 2955.5] in Equation (7), annual energy-saving quantity increases with increased revamping cost; when I ∈ (2955.5, 4000], annual energy-saving quantity decreases with increased revamping cost; one sample is a calciner waste heat generation transformation project with a 35 million CNY revamping cost. Therefore, annual energy-saving quantity increases with increased revamping cost in the coal subsector.
where Q co is annual energy-saving quantity of the samples in the coal subsector (tce) and I co is revamping cost of the samples in the coal subsector (10,000 CNY).
Machinery Manufacture and Power Subsectors
Annual energy-saving quantity increases linearly with increased revamping cost in the machinery manufacture and power subsectors. Equation (8) shows the relationship between revamping cost and annual energy-saving quantity of the samples in the machinery manufacture subsector. It may be that the revamping costs of these samples obtained from EMCA statistics are relatively low, so samples in the subsector do not show diseconomy of scale. Its q is 5.1, while there is one sample with q = 15.0. Steam heat storage technology used in the sample reduces the influence of steam load fluctuation, saving energy consumption while protecting steam-consuming equipment and steam pipes. The EE promotion effectiveness of the sample is significantly better than that of the other samples.
where Q ma is annual energy-saving quantity of the samples (tce) and I ma is revamping cost of the samples in the machinery manufacture subsector (10,000 CNY). The relationship in the power subsector can be expressed as Equation (9); its q is 6.4. The domain of the revamping cost of the samples is 10 times that of the machinery manufacture subsector, and R 2 , as shown in Table 5 , is larger than that of the machinery manufacture subsector. Therefore, the linear relationship between revamping cost and annual energy-saving quantity is more significant in the power subsector than the machinery manufacture subsector.
where Q el is annual energy-saving quantity of the samples (tce), and I el is revamping cost of the samples in the power subsector (10,000 CNY).
Relationship of Annual Cost Saving in Terms of Revamping Cost
As described in Section 2.1, data of the samples also include annual cost saving. Thus, it is also possible to estimate annual cost saving by revamping cost. Results of annual cost saving in terms of revamping cost in curve estimation are shown in Tables 6 and 7 . There is also a significant correlation between revamping cost and annual cost saving in each subsector. In addition, this paper explores ANOVA of the regression (see Appendix A). It can be seen that annual cost saving of the samples increases linearly with increased revamping cost in the machinery manufacture, coal, and metallurgical subsectors. The relationships in the other subsectors are consistent with the power function, namely, revamping cost in these subsectors has a diseconomy of scale. Equations (10)- (18) show the relationship between revamping cost and annual cost saving. (18) where S ma is annual cost saving of the samples in the machinery manufacture subsector (tce); and S ch , S li , S co , S bm , S el , S me , and S p f are annual cost savings of the samples in the chemical, light, coal, building materials, power, metallurgical, building, and public facilities subsectors. Except for a slight decrease of R 2 of the samples in the building materials subsector and basically no change of R 2 of the samples in the coal and metallurgical subsectors, R 2 in Table 7 is larger than that in Table 5 . The annual energy cost-saving is energy market price multiplied by amount of energy saved [23, 26] . R 2 increases, which indicates that the correlation between revamping cost and annual energy cost saving of the samples is greater than that between revamping cost and annual energy-saving quantity in the same subsector through region adjustment, subsector adjustment, and electricity classification adjustment of energy price. This is because what ESCos and ECUs ultimately seek is annual cost saving of projects, not annual energy-saving quantity. Market forces drive both parties to seek high cost-saving projects, for example, some projects with low annual energy-saving quantity but high energy price. Eventually, it makes the correlation between revamping cost and annual cost saving of the samples in the same subsector more significant.
The adjustment role of energy price is reflected among the different subsectors as mentioned above. Samples in the industry sector account for 67.5% of the 194 effective samples in this paper, roughly in accordance with the proportion of 62% from EMCA's statistics in the Twelfth Five-Year Plan [28] . It can be inferred that EPC projects in China are dominated by the industry sector, contrary to most developed countries. In the United States, roughly 70% of ESCo market revenue comes from municipal, local, and state government facilities; universities/colleges; K-12 schools; and healthcare facilities customers; 15% of ESCo market revenue comes from federal government customers. The remaining 15% is split between commercial/industrial private customers and public housing [32] . Reasons for ESCos' limited penetration in the American industrial market are the high cost of developing projects, the highly customized nature of process improvements and the need for industry-specific expertise limiting access to decision-makers within industrial firms, and difficulty evaluating project success [33] . Also, mainly for the reasons cited, there are great differences between the regression results of annual cost saving in terms of revamping cost, and annual energy-saving quantity in terms of revamping cost among the subsectors in this paper. Coefficient of variation (i.e., c v = σ/µ; c v is coefficient of variation, σ is standard deviation, µ is average value) is a normalized measure of degree of probability distribution dispersion. Coefficient of variation of average annual energy-saving quantity of unit investment (i.e., q) among the nine subsectors is c v = 2.53/5.60 = 0.45, and of annual cost saving of unit investment (i.e., s) is c v = 0.26/0.75 = 0.35, as shown in Table 8 . This shows that there is a relatively large difference in q among the different subsectors, but the difference in s among them has become smaller since the adjustment of energy prices. 
Results
In Sections 3.1 and 3.2, it can be seen that ESCos and ECUs can calculate annual energy-saving quantity by the function of annual energy-saving quantity in terms of revamping cost obtained from regression according to the subsector where the project belongs, and calculate annual cost saving by the function of annual cost saving in terms of revamping cost. For example, applying Equations (9) and (15), annual energy-saving quantity and annual cost saving are about 21,800 tce and 19 million CNY, respectively, if an investment in an EPC project in the power subsector is estimated to be 50 million CNY. The advantage of this approach is that even if the ECU does not understand the expertise of the EPC project, through revamping cost, it can estimate the average level of annual energy-saving performance, which contributes to EPC investment decisions and trust relationships between ESCos and ECUs.
Research on the Influencing Factors of Revamping Cost
Research in Section 3 shows that annual energy-saving performance can be estimated through revamping cost. Nevertheless, what are the main factors that affect revamping cost? This question is studied in this Section.
Multiple Linear Regression Method of Revamping Cost
In order to further analyze the 194 samples of Table 3 , EViews 7.0 software (Tongji University, Shanghai, China) was used to establish a multiple linear regression method as shown in Equation (19) . For details, see Table A3 in Appendix A. Some samples do not have registered capital of ECU (such as government departments, hospitals, and other institutions), while others have no information on contract period. By deleting the missing data samples, the sample size of Equation (19) is 144; 50 fewer than the samples in Table 3 . (19) where ma is the machinery manufacture subsector; ch is the chemical subsector; li is the light subsector; co is the coal subsector; bm is the building materials subsector; el is the power subsector; bu is the building sector; p f is the public facilities sector; F indicates whether or not the project is financed; J indicates whether the project enjoys financial incentive or tax preference; REG E is registered capital of the ESCo; REG Y is registered capital of the ECU; and T is the contract period.
The regression model of Equation (19) Metallurgical subsector is not included in Equation (19) . This is because we have chosen metallurgical subsector to be the base group or benchmark group. There is a general principle for including dummy variables to indicate different groups: if the regression model is to have different intercepts for, say, g groups or categories, we need to include g − 1 dummy variables in the model, along with an intercept [34] . The intercept for the base group is the overall intercept in the model, and the dummy variable coefficient for a particular group represents the estimated difference in intercepts between that group and the base group; including g dummy variables along with an intercept will result in the dummy variable trap [34] .
All other subsectors are compared to metallurgical subsector in Equation (19) . Surely the other subsectors can be chosen to be the base group. This study explains it through an example. Consider the following simple model of revamping cost determination:
In Equation (20), only two observed factors affect revamping cost: machinery manufacture subsector and contract period. Since ma = 1 when the sample belongs to machinery manufacture subsector, and ma = 0 when the sample does not belong to machinery manufacture subsector, the parameter δ 0 has the following interpretation: δ 0 is the difference in revamping cost between the sample belongs to machinery manufacture subsector and does not belong to machinery manufacture subsector, given the same amount of contract period (and the same error term u). In Equation (20), we have chosen the sample does not belong to machinery manufacture subsector to be the base group, that is, the group against which comparisons are made. We could choose the sample belongs to machinery manufacture subsector as the base group by writing the model as
where D indicates the project does not belong to machinery manufacture subsector; the intercept for the sample that belongs to machinery manufacture subsector is α 0 , and the intercept for the sample that does not belong to machinery manufacture subsector is α 0 + γ 0 ; this implies that α 0 = β 0 + δ 0 and
In any application, it does not matter how we choose the base group, but it is important to keep track of which group is the base group [34] . The results of regression model of Equation (19) are same if the other subsectors are chosen to be in the base group. This study chose metallurgical subsector to be the base group, only because it ranks first in Figure 2 , Tables 2 and 3, etc.
Analysis of Factors Influencing Revamping Cost
The Subsectors
The coefficient of the machinery manufacture subsector in Equation (19) is −1.03 if other influencing factors are fixed, which means (e −1.031 − 1) × 100% = −64.3%. This shows that the average revamping cost of the machinery manufacture subsector is 64.3% lower than that of the metallurgical subsector, statistically. Similarly, revamping cost of the chemical subsector is 29% lower than that of the metallurgical subsector. Revamping cost in the light, building materials, power subsectors, and building sector is 54.3%, 18.9%, 20.6%, and 68.5% lower, respectively, while revamping cost in the coal subsector and public facilities sector is 18.6% and 12.0% higher, respectively, than that of the metallurgical subsector. Therefore, the average revamping cost of the 144 samples in the statistical sense are as follows, in decreasing order: coal subsector, followed by public facilities, metallurgical, building materials, power, chemical, light, machinery manufacture, and building subsectors. This is partly because samples in the light, machinery manufacture, and building subsectors are mainly small projects.
Financing
Financing has a significant impact on revamping cost, statistically, if other influencing factors are fixed. Compared to samples that do not adopt financing methods, revamping cost of financed samples is (e 1.423 − 1) × 100% = 315% higher on average. This is because most ESCos presently in China were established in recent years by policy stimulus, and have little experience and light assets. They are basically at the initial stage of development. Many of them cannot rely solely on their own funds to undertake projects, and need to be financed by financial institutions. Obviously, it will be more conducive to expanding the scale of investment if ESCos are able to get financing. However, we also found that only 34 of the 144 samples have financing (revamping cost comes partly from financing for 28 samples, and entirely from financing for 6 samples), and the other 110 samples are almost exclusively invested by ESCos. The difficulty in financing is another bottleneck for the development of EPC in China [13, 14] . The characteristics of EPC project financing used to guarantee repayment of the loan are the future cash flow of the project and the asset value of the project itself, rather than the credit of the investors. The future income of projects has great uncertainty, which brings great risks to banks and other financial institutions. This characteristic also indirectly validates that this research has important practical value.
Financial Incentive or Tax Preference
Financial incentive or tax preference has no significant impact on revamping cost statistically if other influencing factors are fixed. China has incorporated EPC projects into the policy support system, which provides either financial incentive or tax preference. However, in terms of quantity, only 15 samples get financial incentive, 10 samples enjoy tax preference, and only four samples receive both financial incentive and tax preference, among the 144 samples. Financial incentive or tax preference should have an energizing effect on EPC projects. However, Equation (19) shows that the coefficient of financial incentive or tax preference is negative, and the corresponding probability value of the coefficient is 0.860. There are some reasons for this. (1) There may be multiple collinearity between financial incentive or tax preference and other factors. Upon testing, what is found is that the correlation coefficient between financial incentive or tax preference and the light subsector is relatively large. In addition, five samples get financial incentive or tax preference in the 10 effective samples of the light subsector, which is the highest proportion in all the subsectors. (2) Financial incentive or tax preference often happens in the phase of project implementation, that is, it is not clear whether the project will get such incentives in the future while determining revamping cost. (3) The amount of financial incentive or tax preference is not large. Specifically, EPC projects received 760 million CNY from the central financial award in total in Twelfth Five-Year, while the total investment in EPC projects was 371,100 million CNY in the same period. (4) In addition to asset incentives, there are a number of complex relationships between ESCos and the Chinese government, for example, some incentives are gratuitous, but there are additional conditions. The above four reasons make the impact of financial incentive or tax preference on revamping cost more complex, vague, and difficult to show.
Registered Capital
Registered capital of ESCos has a significant impact on revamping cost, statistically, if other influencing factors are fixed. If the registered capital of an ESCo increases 1%, the revamping cost will increase 0.37%, on average. In the 144 samples, seven samples use a guaranteed savings contract model, five samples (all in the building subsector) use an expense entrusted contract model, one sample uses a hybrid guaranteed savings and shared savings contract model, and the remaining 131 samples use a shared savings contract model. The distribution of contract models also explains why ESCos invested in most of the samples. In the shared savings contract model, the EPC project is financed and serviced by an ESCo, the energy cost saving is shared by the ESCo, and the ECU within the contract period according to negotiated rate, and ownership of the transformed facilities will be transferred to the ECU after the contract expires. Therefore, ESCos usually negotiate with ECUs on the shared rate of cost savings by improving the revamping cost ratio in this contract model. The funds that the ESCo can use are positively related to the ESCo's registered capital, hence registered capital of the ESCo influences revamping cost.
The ECU's registered capital has no significant impact on revamping cost statistically if other influencing factors are fixed. This is because investments of most samples come from the ESCo or the ESCo is responsible for part of the financing, even though the ECU invests in the EPC project, because coming from various subsectors, their registered capital is quite different.
Contract Period
Contract period has a significant impact on revamping cost, statistically, if other influencing factors are fixed. If the contract period increases 1%, the revamping cost will increase (e 0.086 − 1) × 100% = 9%, on average. In shared savings contracts, in order to obtain the maximum benefit, ESCos tend to negotiate longer contract periods, while ECUs love shorter contract periods. The result of the game is that a longer contract period often requires that the economic lifespan of the project is relatively longer, thus the revamping cost is pushed up.
Results and Discussion
Key Findings
Annual Energy-Saving Performance Based on Revamping Cost
Firstly, there are significant correlations between revamping cost and annual energy-saving quantity in the nine subsectors. Results of the curve estimation of EPC samples for annual energy-saving quantity in terms of revamping cost can be divided into four categories: power function (i.e., light, building materials, metallurgical, building, and public facilities subsectors), S curve (i.e., chemical subsector), quadratic curve (i.e., coal subsector), and linear function (i.e., machinery manufacture and power subsectors). ESCos and ECUs can calculate annual energy-saving quantity by the function of annual energy-saving quantity in terms of revamping cost.
Secondly, there are also significant correlations between revamping cost and annual cost saving in the nine subsectors. Moreover, the correlation between revamping cost and annual energy cost saving of the samples is greater than that between revamping cost and annual energy-saving quantity in most of the subsectors. Results of the curve estimation of EPC samples for annual cost saving in terms of revamping cost can be divided into two categories: power function (i.e., chemical, light, building materials, power, building, and public facilities subsectors) and linear function (i.e., machinery manufacture, coal, and metallurgical subsectors). Li et al. [14] assume p(I, α) = α √ I (where p is annual cost saving, I is revamping cost) for the annual energy bill saving in EPC projects. Though it is similar to most of the conclusions of Equations (10)- (18), the results of this study are based on subsectors and have more data support. ESCos and ECUs can calculate annual cost saving by the function of annual cost saving in terms of revamping cost.
Influencing Factors of Revamping Cost
As demonstrated in the multiple regression model shown in Equation (19) , the sector the sample belongs to, financing, the registered capital of the ESCo, and the contract period have a significant impact on revamping cost, while the impacts of registered capital of the ECU, fiscal incentive, and tax preference on revamping cost are not obvious.
Specifically, firstly, the average revamping cost in this study are as follows, in decreasing order: coal subsector, followed by public facilities, metallurgical, building materials, power, chemical, light, machinery manufacture, and building subsectors. Secondly, compared to samples that do not adopt financing methods, revamping cost of financed samples is 315% higher on average. Thirdly, if the registered capital of an ESCo increases 1%, the revamping cost will increase 0.37% on average. And fourthly, if the contract period increases 1%, the revamping cost will increase 9% on average.
Policy Implications
Diseconomy of scale in EPC projects of most subsectors is shown in Sections 2 and 3. Moreover, high-investment projects of a similar nature, compared to their small counterparts, usually require longer average investment returns and bring more risks [13] . Therefore, small ESCos can compete for projects with small investment intensity to make limited funds turn around faster and improve their viability. Nevertheless, it is quite plausible that the most cost-effective projects have already been completed, leaving less "low-hanging fruit" for ESCos to target [35] . This has contributed to the intensifying competition in low-revamping-cost EPC projects. Moreover, it is necessary to expand EPC investment from the perspective of further improving energy utilization efficiency by the whole society. As can be seen in Figure 1 , investment in China's EPC projects in 2016 totaled 107,355 million CNY, 126 times the 851 million CNY in 2003, but the growth rate of investment in 2015 and 2016 slowed obviously. The Thirteenth Five-Year Plan for the energy conservation and environmental protection industry [36] clearly puts forward expanding and strengthening the energy-saving service industry, and sets a target of total output value of the industry at 600 billion CNY in 2020 (the total output value in 2017 was about 414,800 million CNY). It can be seen that there is a large gap in the investment of EPC projects at the national level. This paper proposes four policy implications for promoting investment in EPC projects.
The Government Can Guide ESCos to Innovate EE Promotion Technology
The subsector of the project has a significant impact on revamping cost. On the one hand, this is due to the difference of energy-saving potential in the different subsectors, as discussed in Section 3.1, and on the other hand, it may also be related to the lower level of EE promotion technology in some subsectors. For example, the intensity of energy consumption for public buildings (not including buildings in heating areas in the north) was 22.5 kgce/m 2 [31] in 2015, lower than most developed countries. Meanwhile, ESCos generally obtain energy saving by using a single technology. Hence, the EE promotion space is relatively limited, which leads to the low average investment in EPC projects in the building subsector. Therefore, only by ESCOs' innovating of EE promotion technologies and promoting EE service content from single equipment, and a single project, to expanding to energy system optimization and regional EE promotion, can the EPC investment gap be alleviated at a deeper level. In China, EPC mechanism is introduced by the government from developed countries, so the government may develop measures to promote ESCos to innovate EE promotion technology.
The Government Need Clarify ESCos' Exit Mechanism
Registered capital of ESCos has a significant impact on revamping cost. EPC is really a market-oriented mechanism, but in China, the government has taken a top-down approach to promoting it after its introduction. This led to the total number of enterprises engaged in energy-saving service reaching 6137 in 2017. Therefore, after China entered the new development stage of letting the market decide the allocation of resources, it is necessary for ESCos to integrate upstream and downstream resources, and ESCos with less competitive strength will have to be eliminated. Therefore, the government should make clearer rules to facilitate the withdrawal of ESCos.
The Government Should Innovate Financing Mechanism and Improve the Market Credit Environment
Financing and contract period have significant impacts on revamping cost. In 2015, China officially abolished five management measures on financial incentives, including interim measures for the management of financial incentive funds for energy performance contract projects. The way to stimulate EPC industrial development with subsidies is no longer the main means, and the government, in its support for the industry, has begun to focus on providing a good institutional environment and policy guidance. Financing is the key to ensuring adequate investment in EPC projects, therefore, an effective financing mechanism for EPC projects should be developed. For the term of the contract period, a good institutional environment improved by the government helps to build a market credit environment, which will help ESCos and ECUs carry out designs for longer contract periods.
Discussion
Because the samples of this study from EMCA's statistics may not be fully representative, people will find that the annual energy-saving quantity and annual cost saving of some EPC projects are quite different, in practice, from the results calculated by Equations (1)- (18) . The reasons the samples in this paper may not be fully representative are as follows: (1) Ninety percent of the 204 samples adopted shared savings contract models, quite different from the 63% in Twelfth Five-Year from EMCA's statistics [28] , due to small projects usually having low investment and a short payback period, and tending to adopt a guaranteed savings contract model. (2) The typical projects from EMCA's statistics do not contain projects with poor energy-saving performance. (3) Other reasons, such as reporting biases, etc. In a word, it can be judged that the above samples, as a whole, may not wholly represent the EPC industry in China.
Therefore, the results of the curve estimation as shown in Tables 4-6 are conditional, and the details are as follows: (1) The EE promotion technology used by the assessed EPC project should be within the scope of the technology used in the 204 samples, i.e., the technology should be found in Table 2 . If the EE promotion technology adopted by the project is relatively new, it is necessary to carry out a professional assessment to determine investment and benefit, rather than mechanically apply the results in this paper. (2) The revamping cost of the assessed EPC project should also be within the scope of the sample investment. If the investment is beyond the scope, the calculated annual energy-saving performance may deviate. (3) The time of project evaluation should be close to 2016. If it is a project takes place many years later, it will lead to a deviation, due to the progress of technology, the increase of marginal cost of EE investment year by year, and the change of energy price.
In addition, it is important to note that the difference of outlier elimination will lead to a difference of research conclusions. For example, if the sample with 35 million CNY revamping cost in the coal subsector in Section 3.1.3 is removed as an exception, the relationship of annual energy-saving performance in terms of revamping cost will change correspondingly. A variety of factors affect whether a sample is an exception or not, such as the classification method of samples. This paper is based on the classification of the nine subsectors according to EMCA. If the sample number is large enough, research on the relationships of annual energy-saving performance in terms of revamping cost will be more meaningful based on the classification of EE promotion technology, because the same EE technology may be used in different subsectors, but energy-saving performance has more commonalities.
Conclusions
Despite the rapid development of EPC in China, EPC project investment is still facing bottlenecks, considering the wide market space for EE promotion and the increasing policy support. A lack of trust in ESCo is the most critical factor affecting the development of EPC in China compared with other constraints. This study focuses the regression relationships of annual energy-saving performance in terms of revamping cost. The results show that there are statistically significant correlations in the above relationships in the nine subsectors investigated. It is significant for ESCos and ECUs, because knowledge on energy-saving performance could contribute to EPC investment decisions and trust relationships between them. To find out what are the main factors affecting revamping cost, a multiple linear regression model is set up. It indicates that the subsector the sample belongs to, financing, registered capital of the ESCo, and contract period, have significant effects on revamping cost. These findings will be helpful to formulate the related support policies.
This paper also has some limitations. First, the samples of this study from EMCA's statistics may not be fully representative, therefore, the results of the curve estimation, as shown in Tables 4-6 , are conditional. Second, the difference of outlier elimination will lead to a difference of research conclusions (e.g., the relationships of annual energy-saving performance in terms of revamping cost); the relationships can be studied more meaningfully based on the classification of EE promotion technology, when more samples are collected in the future.
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